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Abstract: Coliforms (FB) posing population health risks in groundwater (GW) have been identified
for decades, with recent studies assessing how hydrogeological and non-hydrogeological parameters
correlate with their presence. This study focused on explaining the physicochemical and hydrological
factors influencing the presence of fecal contamination in the GW system of Ad-Dawadmi, KSA,
a hyperarid area facing a prolonged drought. It was designed and implemented by sampling
47 working wells and their laboratory analysis. The data analyses indicated that the salinity exhibited
a purification effect such that at levels higher than 3500 and 6000 mg/L, no E. coli and total coliform
(TC) were detected. Heavy metals, especially copper, showed strong, hygienic effects at 195 and
300 µg/L thresholds for E. coli and TC, respectively, while those of Fe were at 1200 and 2000 µg/L.
Nitrates, dissolved organic carbon (DOC), and dissolved oxygen (DO) showed a quasi-random
interrelationship with FB. The occurrence of FB in boreholes up to 52 m below ground level (BGL)
challenges the single water resource in the region. Integrating various analyses help constrain and
provide multiple lines of evidence for the inferred remarks. This work presented some methodological
aspects for understanding the effects of the physicochemical and hydrogeological factors on FB that
may better protect water quality and improve human health outcomes.

Keywords: groundwater; E. coli; total coliform; spatial distribution; urbanization; hyperarid; Ad-
Dawadmi; Saudi Arabia

1. Introduction

Water is an indispensable resource for human life and related activities. With the
increase in the world’s population, industrialization, reclamation, agriculture, livestock
farming, and urbanization, the water demands are even more significant, accompanied
by the deterioration of essential water sources worldwide [1]. The importance of water
geochemical studies is recognizing and understanding the hydrogeochemical and bio-
physicochemical processes and factors controlling the groundwater (GW) characteristics

Water 2022, 14, 3471. https://doi.org/10.3390/w14213471 https://www.mdpi.com/journal/water

https://doi.org/10.3390/w14213471
https://doi.org/10.3390/w14213471
https://creativecommons.org/
https://creativecommons.org/licenses/by/4.0/
https://creativecommons.org/licenses/by/4.0/
https://www.mdpi.com/journal/water
https://www.mdpi.com
https://orcid.org/0000-0002-8582-4054
https://orcid.org/0000-0002-2984-5897
https://orcid.org/0000-0002-7868-0371
https://doi.org/10.3390/w14213471
https://www.mdpi.com/journal/water
https://www.mdpi.com/article/10.3390/w14213471?type=check_update&version=2


Water 2022, 14, 3471 2 of 25

and identifying the deterioration pathways [2,3]. Undoubtedly, natural conditions and
anthropogenic activities impact the groundwater’s physicochemical, biological, and quality
characteristics. The natural conditions include climate, geomorphology, geology (min-
eralogy and sedimentology of the containing rocks), and hydrogeological factors. The
anthropogenic activities introduce additional stresses related to reclamation, cultivation,
urbanization, industrialization, and livestock ranching [4–6]. Once the contaminants enter
the subsurface environment, they may take several years to have vanished, becoming dis-
persed over broad areas of the aquifer and rendering GW supplies unsuitable for different
uses [7–10]. The microbial quality of GW has been threatened by contamination with un-
treated domestic wastewater, animal manure, and other industrial discharges [11]. Because
bacteria can remain alive for a long time, population health risks arise. The occurrence of
coliform bacteria, also called fecal bacteria (FB), in water exceeding the recommended limit
for domestic uses and irrigation of raw-eaten crops has a significant role in the prevalence
of diverse diseases causing endemic and epidemic outbreaks worldwide [12,13]. It was
reported that infections by waterborne diseases are over 250 million per year, with about ten
to twenty million dying [14,15]. Furthermore, it was reported that about 30,000 mortalities
per day occur in developing countries due to unsanitized water consumption [12,16].

The potential sources of fecal bacteria and/or pathogens include humans, wildlife,
rodents, and domestic livestock. The contamination indicator bacteria, total coliform (TC),
and Escherichia coli (E. coli), have been employed as sanitary indicators for evaluating GW
impacted by feces. Public health authorities consider that these indicators are associated
with organisms causing significant concern in developing and developed countries [17].
The detection of such indicator bacteria in the GW suggests the existence of a route of
contamination, such as pit latrine, landfill, surface water interconnection, septic source, or
livestock manures. Thus, pathogenic bacteria can utilize such a pathway, colonizing the
water used as a supply [7], necessitating their appropriate management as they can directly
or indirectly impact human health [18], causing mild illness, while others may lead to
severe waterborne diseases [19]. The feces of sick persons in water supplies causes common
symptoms, especially in children and elderly household members, such as gastrointestinal
upset, cholera, typhoid fever, dysentery and gastroenteritis fever, abdominal cramps,
and diarrhea [18–21]. Detecting such pollution indicator bacteria has become the routine
microbiological test of water quality adopted by many public health officers to prevent the
further spreading of pathogens. The drinking water standards require that the TC, and E.
coli bacteria be absent [16,22,23].

Despite GW being supposed to be bacterial pathogens-free, recent demonstrations
many decades ago detected such bacteria in a substantial fraction of GW sources [13–15].
Some factors can influence the presence and quantity of coliform bacteria in GW, such as
weather conditions, time of year, and human activities (agricultural, farming, livestock
ranching, etc.) [18–21].

The transport of GW in shallow aquifers is essentially dependent on the climate
conditions and the hydrogeological settings [2,24–27]. The aquifer sediment, type and char-
acteristics of the subsurface soil, the microbial population, the physical state of microbes
(alive or dead), and the hydrological conditions, such as water temperature and quality,
are all influential parameters on the transport, rate of survival, and fate of microbes in
the subsurface [12,28–30]. To control soil and GW pollution, the mechanisms of bacterial
fate (attenuation) and transport in the subsurface should be understood [28,31–34]. Un-
derstanding the vadose zone’s role in fecal coliform flow and transport through the soil
until reaching the shallow water table is of utmost importance [32,35,36]. Several studies
tried to investigate the interrelationships between the temporal variability of E. coli and
the wells’ depths, seasonal rainfall characteristics, population density, and the distance to
septic tanks [18,32,36–39].

Several qualitative and quantitative factors have been statistically analyzed, including
geological, hydrological, sanitary risk factors, geochemical, well types, and maintenance
variables [12,36,40,41].
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Different methodologies have been followed, such as a statistical principal com-
ponent analysis (PCA), enabling the inclusion of an interdisciplinary set of variables
to get information on the correlations between the numerous variables, usually parti-
tioned in the analysis [38,42,43], nested binary logistic models, and multivariate regres-
sion models [12], taxonomy-based and binary correlation [7,44–46], experimentally con-
trolled assessments [47,48], and spatial distribution (SD), sources tracking and identifi-
cation [7,11,45,46,49–52]. In addition, studies that discriminated and quantified how the
hydrogeological, physicochemical, and quality factors correlate with the occurrence of E.
coli to be used as an indicator (proxy) of fecal contamination have been conducted [33,34,53].
Other works aimed to develop microbial pollution indices [20]. The stresses and effects of
the environmental factors and heavy metals concentrations on the microbial community in
groundwater systems were also demonstrated [12,14,21,54–56]. The factors identified as
the playmakers contributing to the problem are precipitation, livestock farming, pit latrines,
landfills construction and casing, wells construction, water table hydrodynamics, and
installment of wastewater treatment plants and the adequacy of treatment and discharges.

Several researchers have investigated that Gram-negative bacteria (FB) are more tol-
erant than Gram-positive to heavy metals concluding that copper affected the microbial
community, while Zn, Ni, Fe, and Cd were uncorrelated with the soil’s microbial con-
tents [57,58]. Furthermore, some demonstrations concluded that the tolerability of fecal
bacteria to specific levels of heavy metals under natural conditions might differ. The fungi
and bacteria were in antagonistic relationships in different ecosystems that the activity
increase of one group of organisms may decrease the activity of the other group, i.e., high
microbial counts had lower fungi counts and vice versa. The soil microbes’ ascending order
resistance to the trace metals’ toxicity is Gram-positive bacteria, Gram-negative bacteria,
and fungi [59–61]. A recent exciting study pointed out the possible occurrence of environ-
mental adaptation that makes just identifying fecal bacteria an overestimation to be the
sole fingerprint of fecal contamination, which is the base of its regulatory adoption [31].

Howard et al. concluded that there is no significant relationship between fecal contam-
ination and the wells’ proximity to pit latrines, pointing out that many variables influence
the occurrence of thermotolerant in shallow GW [37]. Although the geological formation
was not directly related to fecal contamination, some hydrogeological and physicochemical
factors (redox condition, flow velocity, water column, etc.) were significant [34,42,43]. More-
over, Ferrer et al. stated that the geochemical elements and GW depth could be facile indi-
cators of fecal bacteria enabling their possible usage as a proxy for fecal contamination [42].
Including all such variables as interplaying factors complexed the situation contributing
to large uncertainty budgets to the conclusions. Moreover, selecting readily measurable
parameters as surrogates due to the longer time needed for microbial assessments may lead
to erroneous estimations due to selecting weakly related or un-interrelated parameters.

This work focused on delineating the most significant physicochemical, hydrological,
and geochemical factors influencing the presence of fecal contamination in the GW system
of Ad-Dawadmi, KSA, a hyperarid area facing a climatic change of prolonged drought.
Moreover, the study aimed to examine the relationships between explanatory (surrogate)
variables and FB and prioritize the most reliable physicochemical parameters showing
prominent and consistent correlations with the presence of FB to be used as surrogate
variables in bacterial contamination predicting models in hyperarid regions. The study’s
design followed a graded approach starting by characterizing the current status of the
GW system under study based on the laboratory analyses results of the collected samples
using descriptive statistics and spatial distribution maps. The second stage involved the
investigation of the binary effects (i.e., effects of two factors at a time on the response
parameter (fecal bacteria presence) using the box plot matrix. Then, moving on with
studying the most prominent influential parameters using ternary effects tools (bubbles
diagrams and 3D surface plots) to help double constrain and provide multiple lines of
evidence to figure out the factors that have a hygienic role (bacterial purification) and the
capacity of such effects when combined.
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2. Materials and Methods
2.1. Description of the Study Area

The study area (Ad-Dawadmi metropolitan and its nearby environs) represents the
central part of the Ad-Dawadmi governorate, northwest of Riyadh Province, KSA, Figure 1.
Ad-Dawadmi governorate is bordered on the east by Shaqra governorate and the Marat
Center, on the west by Afif Governorate, northwest by Rass governorate, and on the north
by Unaizah Governorate, Al-Mithnab, Al -Bukayriyah, and be part of the administrative
area of the Buraidah city and from the south by the Governorate of Al-Quwaiyah. It is
about 250 km west of Riyadh [62]. It ranks 5th in the governorates of the region with an area
of ≈27,500 km2, a population of 217,305 people, and 43,121 houses [63]. Its western half
lies at the most eastern fringe of the so-called Arabian Shield. Although the governorate is
generally extroverted, there are many distributed rocky outcrops and plateaus, with the
highest 1307 m (Jabal Al-Nir in the far west) and the lowest plain 660 m in the far northeast
with a mean elevation of 940 m above sea level. The surface generally slopes towards the
east and northeast, where most valleys tend to be east and northeast [62]. The shallow
sedimentary thickness ranges from 1.0 m and 7.0 m, overlying the bedrock generally slopes
from the west to the east [64]. Many large and small wadis and large valleys include
Al-Rasha valley, Wadi Khnuqa, Jaham valley, the valley of the Dogs, Tasrir valley, Haysha
valley, and wadi Abu Ashr. In addition to many small reefs and valleys like Shoaib Abu
Ashira, Shoaib Wasit, Shoaib Hamror, Shoaib wayward, Shoaib Al-Haid, Shoaib Awada,
Shoaib Al Rafaia, Shoaib Qubeia, Shoaib Jaham, Shoaib or Alanda, and Shoaib Dawadmi.
Ad-Dawadmi is famous for growing various crops and witnessing remarkable agricultural
development in the past thirty years. It is still fortunate to maintain its production levels [65].
Moreover, livestock farming (primarily camels, goats, and sheep), poultry farms, and
aquaculture are widely spread over the governorate [62]. The Ad-Dawadmi governorate
lies at the Arabian Shield outer eastern-central border with unconformably overlying
Palaeozoic sediments in the central KSA high pediment containing Precambrian granitic
rocks complex and two belts of folded metasediments and two oval layered basic complexes.
The conformable calcareous Ar-Ridaniyah, arenaceous, and semipelitic Abt formations are
the oldest rocks deposited in a transgressive subsiding likely marine environment during
the Precambrian [66–68].

The Ad-Dawadmi climate is generally hyperarid with minimal precipitation, long
consecutive drought periods, and remarkable effects of climatic change. This is the fifth
consecutive year with nearly no precipitation except for accidental short showers. The
long-term yearly average is only 4.9 mm from 2005 to 2015, with temperatures 8–42 ◦C for
the hot and cold periods, respectively [69]. Groundwater, the artery of life ecologically and
sustainably, is the sole available water resource since precipitation is very limited in dura-
tion and recently in amounts. However, characterization, monitoring, and studying of the
cause-and-effect relationship for the aquifer in the region are scarce and not conducted. The
study region is the central part of the governorate, namely the Ad-Dawadmi metropolitan
and its nearby environs (latitudes 24◦20′ to 24◦40′ N and longitudes 44◦12′ to 44◦33′ E).

The self-consumption and ranching of livestock are widespread throughout the area.
A wastewater treatment plant serves the central metropolitan and pit latrines as sanitation
facilities throughout the rural areas. The two types of groundwater wells in the area are
(1) less abundant hand-dug wells of a large diameter, up to 40 m deep, equipped with
submersible pumps of different powers and mostly uncovered, and (2) predominant deep
boreholes with small diameter, with different depths from 26 to 52 m. The water table levels
were consistently in the range of a few meters, 2–3, and even less below ground level (BGL)
in 1996 [64]. These levels declined sharply and are consistently more than 12 m BGL.
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2.2. Sampling and Preservation

The sampling protocols, the analytical methods and procedures, the instrumental
techniques, and data management and analyses used, adopted, adapted, and followed
throughout the different phases of this work to fulfill the ultimate goals are described in the
forthcoming section. In five sampling campaigns, 47 water samples were collected from
accessible and active wells after pumping enough to ensure that representative aquifers’
water is being attained and thus reflecting the chemistry of the groundwater with the least
possible uncertainty [70]. Separate acid-cleaned 1 L polypropylene bottles were carefully
rinsed several times with the well water before sampling. The bottles were filled, preserved,
and cooled as per the different measurands (analytes) rules. The respective precautions
and rules were taken into consideration with commensurate care, preservation, immediate
pretreatments, and in-field measurements. The sampling points’ location and distribution
are shown in Figure 1. Samples collected for the hydrochemical (major cations and anions)
and bacteriological analyses were chilled with no preservatives added. Once back at
the laboratory (Water and Environment Research Unit (WERU), College of Science and
Humanities at Ad-Dawadmi, Shaqra University), they were split and pretreated as per
the procedures of the different individual analyses according to the standard methods
and sampling directions [71–73]. To stop bacterial growth and block oxidation reactions,
samples collected to measure ammonium and nitrate were preserved by acidification with
concentrated sulfuric acid to pH ≈ 2. Samples for measuring T.colliform and E. coli were
collected in cleaned 250 mL bottles, were chilled in an icebox in the field until returned to the
laboratory, and processed on the same sampling day. Samples for trace elements analysis
(100 mL) were chilled in an icebox until going back to the laboratory within 6–8 h. Then,
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samples were filtered using a 0.45 µm cellulose acetate filter paper to remove suspended
sediments before acidification with ≈0.25 mL concentrated trace elements analysis grade
nitric acid to stop bacterial growth, block oxidation reactions, and prevent precipitation of
targeted constituents.

2.3. Analyses and Procedures
2.3.1. In-Field Parameters

The electrical conductivity (EC) was measured using ThermoScientififc, Texas ORION
STAR A122 electrical conductivity meter. The meter’s calibration and occasional operational
checks have been carried out before and during the sampling campaign. The pH, the power
of hydrogen ion, was recorded using a PascoScientific, California pH electrode connected to
an Explorer GLX, Pasco data logger via PASPort CHEMISTRY Sensor, PascoScientific. In ad-
dition, temperature (T) was measured using an independent electrode connected to the data
logger through the Passport CHEMISTRY Sensor head. DISSOLVED OXYGEN meter, Pasco
Scientific electrode was used for measuring dissolved oxygen (DO) levels in mg/L. All
meters were calibrated, stored, and maintained following the manufacturer’s instructions.

2.3.2. Hydrochemical Characterization

a. Nitrate and Ammonium

The phenol sulphonic acid method [74] was modified, refined, and further tuned
to measure nitrate (NO3

−) ion concentration at 410 nm wavelength. The modification
involved the addition of 25 mL of 6N NH4OH in the color production complexing step
instead of the initially reported 3N ammonia water. The modified ammonia diffusion
method [75] was adopted and followed to measure ammonium (NH4

+) ion concentration.
Rising pH to ≈11 using sodium hydroxide solution converts dissolved (NH4

+) to ammonia
(NH3) gas with a lower solubility and explores a stripping tendency out of the solution.
The stripped (NH3) gas is collected into an acid trap constructed by placing 5 mL of 0.05N
H2SO4 in a polypropylene cap covered with a small piece of Teflon membrane. The samples
bottles containing the acid traps were closed tightly and incubated for five days at room
temperature and shaking amplitude 180 rpm. At the end of the incubation period, the
contents of the acid caps were washed and diluted to 100 mL, Nessler’s reagent added
to a small portion of those samples, and the intensity of the resulting yellow color was
measured spectrophotometrically at 405 nm wavelength.

b. Dissolved Organic Carbon (DOC)

DOC was quantified spectrophotometrically using JENWAY 6850 UV/Vis. Spectropho-
tometer at 254 nm wavelength. The quantification was achieved by constructing the respec-
tive calibration curve using potassium hydrogen phthalate (PHP) as a DOC proxy that
assured a linear relationship between absorbance and concentration, with R2 consistently
higher than 0.99.

c. Coliform detection

According to the manufacturer’s procedure, bacteriological detection of TC and E.
coli bacteria were conducted using EC blue 100 p screening medium [76]. EC blue is a
simple, reliable technique that enables the rapid, confirmed detection of the TC and the
pathogenic E. coli. It is a pre-dispensed dry blended reagent formulation designed to detect
and confirm E. coli and TC. One EC blue sachet is added to 100 mL of the examined water.
After 10 s of swirling, the container is incubated at 37 ◦C for 24 h. The presence (positive)
of T. coilf. is indicated by the color change to green or blue within 24 h or less due to
splitting the chromogenic substrate (X-Gal) in the EC Blue Broth. No color change in the
mix indicates coliform’s absence (negative). Positive samples are then exposed to a UV light
source providing a monochromatic beam of 365 nm wavelength to check the E. coli presence.
E. coli is distinguished from others by its ability to fluoresce in the fluorogenic substrate
(MUG), which the beta-glucuronidase enzyme will split, yielding a blue fluorescence under
UV light [76–78].
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d. Trace Elements Analysis

The targeted elements; iron, lead, manganese, cobalt, and copper, were quantified
employing the atomic absorption technique using SensAADUAL, GBC Scientific Equipment
atomic absorption spectrometer using acetylene-air as the fuel-oxidizer mix. The manufac-
turer’s procedures and operational directions were followed precisely. The relevant quality
control and quality assurance procedures have been adhered to.

2.4. Geospatial and Geostatistical Analyses

The spatial analysis tools, including interpolations and overlays of ArcGIS 10.8 soft-
ware, were used to analyze, map, and aggregate the GW chemical, microbiological, and
physical parameters. Minitab®18 statistical package was used to execute the statistical
analyses and construct the 3D surface plots.

3. Results and Discussion
3.1. Physicochemical and Microbiological, Properties

Table 1 summarizes the descriptive statistics of the physicochemical, and microbiolog-
ical properties. The mean temperature is 27.32 ◦C with a standard deviation (sd) ± 2.168,
n = 47, ranging from 21.5 ◦C to 31.8 ◦C. The tiny sd value hints at the recharge occurring
with no significant temperature variability from one locality to another since the vari-
abilities are related to the recharge with rainfall that deeper groundwater has a higher
temperature than the shallow ones [79]. Nevertheless, the range of ≈10 ◦C indicates that
extremes were causing this range to widen, slightly affecting the main central tendency.
The temperature has no predefined limits in regulations for drinking water or irrigation.
However, it significantly affects the GW weathering and various interactions with the
hosting rocks.

Table 1. Descriptive statistics summary of the concerned measured parameters in the groundwater
samples.

Variable Mean SE
Mean sd Coef.

Var. Min. Q1 Median Q3 Maximum Range IQR Skewness Kurtosis

Temp, ◦C 27.32 0.32 2.17 7.94 21.50 25.00 27.50 29.00 31.80 10.30 4.00 −0.10 −0.13

pH 7.34 0.05 0.35 4.71 6.80 7.10 7.33 7.54 8.35 1.55 0.44 0.64 0.37

TDS, mg/L 3293.00 344.00 2359.00 71.65 161.00 1852.00 2696.00 4442.00 11,334.00 11,173.00 2590.00 1.39 2.18

DO, mg/L 11.88 0.28 1.88 15.85 7.00 10.40 12.40 13.20 14.50 7.50 2.80 −0.78 −0.22

DOC, mg/L 1.89 0.21 1.43 75.28 0.13 0.89 1.48 2.55 7.65 7.52 1.66 1.82 4.80

TC 0.51 0.07 0.51 98.95 0.00 0.00 1.00 1.00 1.00 1.00 1.00 −0.04 −2.09

E. coli 0.19 0.06 0.39 207.70 0.00 0.00 0.00 0.00 1.00 1.00 0.00 1.62 0.65

NH4, mg/L 0.024 0.005 0.04 150.10 0.00 0.00 0.007 0.04 0.18 0.18 0.04 2.44 7.49

NO3, mg/L 72.70 9.87 67.67 93.09 0.21 28.94 51.24 116.53 269.28 269.07 87.59 1.48 1.80

Cu µg/L 67.60 19.40 132.80 196.42 0.00 0.00 0.00 93.80 583.30 583.30 93.80 2.23 4.71

Pb µg/L 300.90 36.00 246.80 82.02 0.00 0.00 304.70 444.20 852.90 852.90 444.20 0.31 −0.90

Mn µg/L 338.50 30.90 211.50 62.48 20.00 160.00 300.00 500.00 800.00 780.00 340.00 0.51 −0.81

Co µg/L 98.90 29.00 198.50 200.74 0.00 0.00 0.00 41.10 684.90 684.90 41.10 2.03 3.12

Fe µg/L 942.90 81.20 556.70 59.04 100.00 543.50 880.00 1152.20 3000.00 2900.00 608.70 1.46 3.32

WD, m BGL 38.43 1.21 8.28 21.54 25.00 30.00 40.00 45.00 52.00 27.00 15.00 0.03 −1.09

Notes: Number of samples n = 47, sd: standard deviation, Q1: first Quartile; WD: Well Depth; BGL: Below ground
level, IQR: inter Quartile Range.

TDS showed a significant spread over a range of 11,173 from 161 to 11,334 mg/L
with a mean of 3293 and sd ± 2359. The immense value of sd indicates the presence of
a significant portion of the samples with extreme TDS values. The significant values of
Skewness and Kurtosis demonstrate the effects of those extremes that nullify the normal
distribution hypothesis. pH is one of the most important operational water quality parame-
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ters widely measured for GW, providing preliminary information about the geochemical
equilibrium [80,81]. The pH values were spread over a narrow span with an average of
7.33 and sd ± 0.345, n = 47, ranging from 6.8 to 8.35. The pH almost has no direct threat to
the consumers, and it is considered an aesthetic quality parameter of water. Extreme pH
values can result from accidental spills and seepages, acid rains, and types of weathered
rocks. Nevertheless, it is not legally binding under EPA regulations [82].

However, the pH has a predefined limit in regulations for drinking water or irrigation
from 6.5 to 8.5 [83,84], while that recommended by “The Technical Gulf Committee for
Food and Agricultural Product Standards” is 6.5 to 8 [85]. The pH profoundly affects the
proliferation of TC and E. coli. Microorganisms have pH limits below which they will
not grow, with most preferring the neutral pH for optimum growth [86]. The degree of
acidity is crucial in the growth of Gram-negative bacteria, including coliform bacteria
and E.coli, which grow best at a near-neutral pH of 6–8. [12,87,88]. The results show that
pH distribution patterns in the study site were 6.9–8.3, enveloping the suitable range of
bacteria survival.

Dissolved oxygen (DO) levels were consistently high, with few exceptions demonstrat-
ing lowered levels rejecting the normal distribution hypothesis at p < 0.005 according to the
Anderson–Darling test [89]. DO central tendency quantifiers yield close values, 11.877 and
12.4 for the mean and median, respectively, emphasizing that the dataset is extremes-free.
Moreover, the DO range is 7.5 mg/L from 7 to 14.5 mg/L, with the first quartile (Q1) at 10.4
and the third quartile (Q3) at 13.2. The slight negative Skewness and Kurtosis values are
due to the dataset shift towards the upper limit, indicating that most samples have higher
DO contents.

Nitrogenous ions, NH4
+ and NO3

−, showed different distributions. NH4
+ contents

were consistently very low, as expected for groundwater. In contrast, NO3
− showed

large variabilities ranging from 0.21 to 270 mg/L with sd ± 67.67. The higher positive
values of Skewness and Kurtosis mean that the median shifted toward the lower values,
indicating the occurrence of extremes at some localities as corroborated by rejecting the
normal distribution hypothesis at p < 0.005 by the Anderson–Darling test.

The trace elements’ ranges and distribution have differed from one element to another,
as shown in the box plot in Figure 2. Boxplot is suited to assess and compare sample
distributions’ shape, central tendency, and variability and look for outliers showing, by
default, each group’s median, interquartile range, range, and outliers [90]. As shown, the
concentrations of the elements are in ascending order, Cu < Co < Mn < Pb < Fe. All elements
are not normally distributed, with the Mn and Pb having the lower Skewness and Kurtosis
values. This trend seems logical since the other elements occurred in certain localities only,
with many sampling points giving Zero values except Fe, which may be due to extremes at
particular locations, although distributed all over the entire area.

Total coliform was assessed qualitatively as present (+) or absent (−). These categorical
parameters are replaced to facilitate manipulation with 0 for (−) and 1 for (+). Therefore,
the mean represents the fraction of positive samples in the data set. Table (1) shows that the
mean is 0.5016, indicating that 50% of the samples were contaminated with TC. Similarly,
E. coli’s mean is 0.1915, i.e., ≈ 20 % or one-fifth of the samples are positive for E. coli.
Intuitively, all samples that were positive for E. coli were positive for TC, while the reverse
was not true.

3.2. Spatial Distribution of the Measured Parameters

The spatial distribution (SD) maps of the concerned parameters are interpolated using
ArcGIS 10.8 software in order to draw site-specific conclusions and explanations. The
inverse distance weighting (IDW) interpolation algorithm was chosen as it claims to retain
viewing the data-intrinsic heterogeneities. In the following SD maps, the algorithm, the
color, and the interpolation parameters are the same to help contrast the similarities and
differences in the spatial distribution of the concerned parameters. Figure 3 presents the
SD of TC, E. coli, pH, Temp., DO, TDS, Cu, Co, Pb, Mn, Fe, DOC, and well depth (WD).
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The philosophy behind portraying the spatial distribution of all such parameters is to look
for the intraindividual distributions’ similarities and dissimilarities with the criteria that
similar distribution trends with TC and E. coli are considered positive relationships and vice
versa. This philosophy is deemed helpful since the study area experience evenly distributed
human activities, including livestock farming and the potential FB sources. Keeping this in
mind, the similarities and dissimilarities reflected in the spatial distributions may demarcate
the effects of the physicochemical and hydrogeological (site-specific) parameters on the
FB presence.
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Inspection of the individual distributions in Figure 3 led to extracting the following
remarks compared to the distribution of TC, Figure 3n, and E. coli, Figure 3o. Figure 3a
showed an inverse temperature distribution to that of TC and E. coli, i.e., the northwest
and southeast portions demonstrated higher water temperatures, are FB- free. This trend
suggests an attenuation function of the temperature on FB with a more decisive effect
on E. coli, i.e., E. coli is less tolerant to high temperatures. However, the temperature
ranges encountered were not harsh to FB, which can withstand far higher values up to
120 ◦C [44,91,92], suggesting the existence of indirect effects of temperature. Power of
hydrogen (pH, Figure 3b) showed no specific trend with the FB spatial distributions, which
may be ascribed to that the pH values encountered in the study region are within the
survivable range of FB, ranging from slightly acidic (6.8) to slightly alkaline (8.35). The
effects of pH on die-off or FB’s attenuation were reported to be significant at levels less than
six and greater than nine [87,88], which is beyond those encountered in the study area.

DOC (Figure 3c) and DO (Figure 3d) exhibited antithesis distributions (i.e., the regions
that show high levels of DOC and DO are the regions free of TC. and E. coli), which seems
logical as FB consume DOC and DO for survival and proliferation. Nevertheless, as clarified
in the forthcoming sections, the story is different. Salinity or total dissolved solids (TDS)
distribution, Figure 3e, was antagonistically distributed concerning FB, confirming the
existence of a bacterial purification effect FB at elevated TDS levels. Moreover, this theme
showed that TDS is a significant stressor on E. coli compared to TC, emphasizing the lesser
tolerability (higher sensitivity) of E. coli. The higher TDS regions (dark brown colored ones)
of SD correspond to the regions free of E. coli (yellow to light brown colored regions). The
case for TC was similar to that for E. coli except with more spreading of the dark brownish
regions of TC overlaying the light brown regions for TDs distribution, hinting at more
ruggedness of TC compared to E.coli towards TDS. Effects of salinity on the mortality
(purification) of different species and microbial communities gained significant scholars’
interest, concluding that every community has its TDS range at which the microbes’ cell
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membranes can withstand the osmotic stresses. However, this range may be subjected to
environmental adaptation to cope with higher TDS levels than originally [93–96]. According
to the current findings, there was a threshold of salinity higher than it; no microbial
communities were detected at 3500 mg/L and 6000 mg/L for E.coli and TC, respectively.
Current findings agree and are corroborated by that of Akhavan et al.; they reported that
with an increase in the ionic strength of the soil solution, the amount of bacterial purification
was increased, which could effectively control groundwater contamination with saline
water management since the least transition might occur [97]. Mamilov et al. reported that
salinity presents large stresses on microorganisms since it decreases respiration, carbon
dioxide levels, enzymatic activity, and microbial biomass [98]. Another path of FB retention
is the adherence (adsorption) to the sand surface which is found to depend on many factors,
including ionic strength (TDS), since with increasing TDS, the negative charge of subsurface
deposits increases, leading to increased maintenance of bacteria due to the compression of
the double layer that enhances equilibrium between the bacterial load and sediment [97].
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Figure 3. Spatial distribution maps portraying spatial variability of the concerned parameters
throughout the study area. The sub-graphs represent the SD distribution of individual parameters;
(a): temperature; (b): pH; (c): dissolved organic carbon; (d): dissolved oxygen; (e): total dissolved
solids; (f): well-depth; (g): Copper; (h): Cobalt; (i): Lead; (j): iron; (k): Manganese; (l): ammonium;
(m): nitrate; (n): total coliform; and (o): E. coli.

Wells depths (Figure 3f) showed an inverse distribution to FB with few localized
exceptions, per the findings of Dey et al. [97]. This distribution seems logical since the
deeper wells implied longer travel times and contact with the hosting rocks exposing the
FB to more frequent adsorption cycles imposing a less favorable environment and higher
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stresses on the microbial communities’ survivals. Again, a more prominent theme for E. coli
than TC confirms the higher sensitivity of E. coli. Copper (Figure 3g) and Cobalt (Figure 3h)
exhibited a worthy noting theme that the pockets of Cu and Co concentrations >195 and
>150 µg/L, respectively, yielded negative test results for E. coli and TC demarcating a
possible threshold of sterilization or hygienic effect of copper and cobalt. Lead (Figure 3i)
and Iron (Figure 3j) concentrations showed similar effects as Cu and Co but with somewhat
more spatial widespread and higher threshold values; Pb and Fe effective concentrations
were >280 and 2000 µg/L, respectively. Manganese (Figure 3k) spreads over most of
the study area, with the highest concentrations occurring in the northeastern part. Again,
pockets of high Mn loads showed no E. coli and vice versa, with a far higher tolerance for TC,
suggesting the presence of higher Mn hygienic effects on E. coli than TC. Ammonium (NH4)
concentration distribution, Figure 3l, showed no rigid relationship with FB. Ammonium
levels were consistently minimal throughout the study area, with many sampling points’
contents below detection limits. However, there is a slight overlay distribution pattern in
the southern part of the study area, suggesting their occurrence from a common source.
Nitrate (Figure 3m) had a significant opposite relationship with TC and E. coli. Most
locations positive for FB also have nitrate concentrations but lower concentrations than
those in FB-free regions. This theme may be ascribed as that they have a common source,
and FB, where present, consume nitrate for survival and proliferation.

Spatial distribution maps provided a good visualization tool enabling direct com-
parison of the spatial variabilities all over the study area for the concerned parameters.
Inspection and comparing similarities and dissimilarities allowed valuable data mining, at
least conceptually, that helps screen and select the effective parameters to go further within
the subsequent analysis stages. The main limitation of the spatial distribution maps is their
representation of one variable at a time without looking for the intercorrelations with other
factors, whether bi- or multivariate correlations. The expected interactions, and embedded
and remedied effects will be scrutinized from now on.

3.3. Interactions among the Interplaying Factors

This section looks further into the types and nature of interactions among the deemed
significant parameters, as identified from the spatial distribution maps in the previous
section. The scatter box plot matrix collectively addresses such interactions, Figure 4. The
scatter box plot matrix explores the interrelationships among the individual parameters,
explicitly showing the changes point by point in contrast to the implicit averaging employed
in spatial distribution maps. This approach has the pros of clarifying the extremes and
the exact interactions in the studied region between every two parameters otherwise
masked in the smoothed interpolated themes. Nevertheless, it has the shortcoming of the
disability to mark the interaction spatially. Hence, integrating the information extracted
from both approaches helps constrain each approach’s conclusions, reducing the implied
uncertainty budgets. As Figure 4 shows, the TDS has a prominent effect on E. coli, i.e.,
above ≈3500 mg/L, there no E. coli detected. While TC tolerates approximately double,
i.e., ≈6500 mg/L, which is in close agreement with the thresholds extracted from the SD
methods. On the contrary, temperature showed that TC spans over the whole temperature
range, which disagrees with SD findings. E. coli were not detected above 29 ◦C, exhibiting
good agreement with the SD findings. The pH exhibited a remarkable effect as most
samples that tested positive for FB were at pH levels >7.8. Such behavior may be explained
as at pHs higher than 7.8, the concentration of heavy metals goes down, especially for Cu,
Co, and Fe. These effects corroborate the SD findings that heavy metals concentrations are
significant for the survival of microbial communities. The WD, NO3, and DO parameters
showed no effects on TC, i.e., TC are present all over the whole span of those parameters.
E. coli exhibited the exact change as TC except for DO, DOC, and NO3

− which showed
no E. coli detected at higher levels of the parameters. Such findings may be due to other
factors rather than parameters-specific effects since E. coli tested positive for only a limited
number of samples—20%.
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The parameters Mn, Co, and Pb manifested no effects on TC and E. coli, which opposed
the SD conclusions. These discrepancies constrain the SD conclusions suggesting that the
confounding patterns were due to variables other than those related to the measured
parameters. On the other hand, Fe concentrations exhibited an antagonistic relationship at
higher levels, 2000 and 1200 µg/L for TC and E. coli, respectively, which agrees well with SD
results. Similarly, the Cu concentration exposed an antagonistic effect at 300 and 100 µg/L
thresholds for TC and E. coli, respectively, agreeing with SD findings. Overall, the scatter
box plot matrix help constrain the SD findings providing multiple lines of evidence. This
approach help screen the significant variables as the factors that showed agreement in both
approaches might be identified as the most effective ones and vice versa. A step forward
may be carried out by analyzing the cumulative and synergistic effects of parameters
expected to play a profound role in FB elimination or presence. Further investigation into
such deemed corroborated or contradicted effects by the significant factors delineated from
the above sections follows.

3.4. Synergistic Effects

In the preceding section, the binary correlations, i.e., the effect of one variable at a
time on the response, the FB, were investigated. This section investigates the synergistic
effects of two variables at a time on FB, deeming that it will provide good insights into
the correlations under consideration. Bubble diagrams and the 3D surface plots are the
chosen type with each variable per axis, and the radii of the bubbles represent the absence
or presence of the response factor, FB. In addition, TC and E. coli were superimposed on
the same plot with different colors. This way, the cooccurrence or absence of the FB could
be visualized as a function of the axes variables.

TDS and temperature showed a significant effect on coliform, especially E. coli. The
two factors’ coexistence effects are portrayed in the bubble plot, Figure 5. TDS has a
profound effect, and FB cannot withstand higher TDS levels with a higher tolerance for
TC than E. coli, agreeing with the SD and the scatter box plot matrix findings. As Figure 5
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reveals, there appears to be a declining trend, as in the case of high TDS, the temperatures
at which samples tested positive were reduced.
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Figure 5. Bubble plot of the TDS and Temperature combined interaction on TC (blue) and E. coli (red).

TDS and pH portrayed in Figure 6 showed that colifroms span all over the range at
the low TDS levels. With TDS going up, E. coli was not detected at pH > 7.8. The prominent
effect may be due to TDS only as the large bubbles span all over the whole pH range.
However, the pH may influence indirectly via its inverse relationship with TDS. This theme
constrains the scatter box plot matrix inferences. TDS and Cu concentration manifested a
significant influence on coliform, especially E. coli, as evident in Figure 7. The effect of Cu
is most prominent, and no sample tested positive for E. coli at a Cu concentration above
150 µg/L, which agrees well with the preceding findings of SDand box plot matrix. Worth
noting is that although copper occurred only in samples of low TDS, as seen in the left fringe
of the plot, the exhibited effective hygienic influence emphasizes no synergism between
TDS and Cu. Moreover, the effect of Cu is expressed clearly with a much higher tolerance
towards Fe, as shown in Figure 8, which opposed the preceding inferences concerning iron
effects, as TC and E.coli bubbles span most of the entire range of Fe concentrations. Again,
this trend constrains the preceding SD and box plot matrix findings.

Well-depth was expected to be an influencing factor from SD and box plot matrix.
Nevertheless, Figure 9 shows that this is not the case with the FB detected in all wells,
whatever their depths are, as evident from their span all over the whole range, with the
Cu effects being the most prominent. NO3- correlation inferred from SD and box plot
matrix was inversely related with TC and E. coli, with the most prominent for E. coli.
The combined effects of NO3

− and Fe concentrations shown in Figure 10 agree with the
inference concerning E. coli but constrain such a conclusion for the TC case. Furthermore,
a neutral relationship between FB and Fe is apparent, along with an inverse relationship
between NO3

− and Fe such that NO3
− concentrations are lower at elevated Fe levels.

Worth noting is the presence and absence of FB in all ranges of Fe and NO3
−, emphasizing

the existence of no relationship constraining, contradicting the SD and box plot matrix
findings again. A similar neutral relationship was observed for Pb and Fe on FB, Figure 11,
confirming that coliform bacteria are tolerant to Fe and Pb concentrations. DOC and DO
exhibited opposite SD with FB corroborated by the box plot findings. Figure 12 shows the
same but significantly loosened relationship as there were specific discriminated regions
except for E. coli, which is absent at high DO and DOC concentrations.
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Moreover, the 3D surface plot represents good visualization of the covariance of three
factors at a time on the response, which helps figure out more constrained evidence for the
main stressor on the response parameter, FB. Figure 13 exhibits the correlation of NO3, and
Cu concentration on TC, left, and E. coli (right). As evident, E. coli tested positive at lower
concentrations of nitrate and copper, with the effects of copper much more prominent. A
somewhat different pattern is noted for TC, expressing its higher nitrate tolerance spanning
the whole range of nitrate concentrations except the extremely high values, the most right
downward tail. A similar trend is evident in Figure 14 for the co-effects of Cu and Fe.
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Figure 6. Bubble plot of the TDS and pH combined interaction on TC (blue) and E. coli (red).
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Figure 7. Bubble plot of the TDS and Cu concentration combined interaction on TC (blue) and E. coli (red).
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Many different combinations were plotted (not shown, avoiding lengthy), which
mostly yielded more or less similar trends concluded above. The identified themes of
differences between E. coli and TC may be ascribed partially to the difference in the number
of tested positive samples. The smaller number of samples positive for E. coli, accompanied
by its limited spatial distribution, may lead to such discrepancies.

3.5. Spearman Rho Correlation Analysis

Statistical testing of correlation measures how two variables change together, describ-
ing the relationship’s strength and direction. It has found significant room for application
and has been routinely applied in recent years. Spearman’s rho measures the monotonic
relationship between two continuous or ordinal variables. Although TC and E. coli are
ordinal variables, correlation testing is claimed to yield erroneous results due to numerical
nonconformity between the interplaying factors, especially for factors with a wide span
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of numbers like trace elements and TDS. Moreover, Spearman’s correlation coefficients
measure only monotonic (linear) relationships, and a meaningful relationship can exist even
if the correlation coefficients are zero, making examining a scatter box plot determining
the relationship more beneficial. Hence, the current demonstration provides statistical
testing to compare with the findings of the visualization-based ones. Table 2 presents the
abbreviated list of coefficients showing only those related to E. coli and TC. The correlations
rank as strong, medium, and low when the coefficients are >0.7, 0.5–0.7, and <0.5, with
positive factors indicating a direct relation and vice versa. The test requires that the p-value
be <0.05 to be significant at a 95% confidence level. Accordingly, if present, all correlations
fall within the low rank.
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Table 2. Output matrix of the 1:1 Spearman’s rho correlation test.

Parameter Total Coliform E. coli Parameter Total Coliform E. coli Parameter Total Coliform E. coli
E.coli 0.476 Appearance 0.082 0.034 Cu µg/L −0.038 −0.133

p-Value 0.001 p-Value 0.586 0.823 p-Value 0.800 0.374
Temp −0.298 −0.408 Odor 0.144 0.303 Pb µg/L −0.193 −0.233

p-Value 0.042 0.004 p-Value 0.333 0.038 p-Value 0.194 0.115
pH −0.044 0.072 WD, m BGL −0.062 0.039 Mn µg/L 0.107 −0.146

p-Value 0.769 0.632 p-Value 0.677 0.797 p-Value 0.475 0.328
TDS, mg/L −0.235 −0.291 Disch., m3/d 0.142 −0.059 Co µg/L −0.014 0.136

p-Value 0.111 0.047 p-Value 0.343 0.692 p-Value 0.928 0.364
DO, mg/L −0.394 −0.369 NH4, mg/L −0.128 0.136 Fe µg/L −0.014 0.136

p-Value 0.006 0.011 p-Value 0.390 0.362 p-Value 0.928 0.364
DOC, mg/L −0.066 −0.114 NO3, mg/L 0.006 −0.008

p-Value 0.660 0.447 p-Value 0.967 0.958

Inspection of the factors yielded an agreement with the SD for E. coli and TC as
they have a common source, as expected in the southern part of the study area. The
correlation factor states the presence of a low correlation between both factors without
marking where such correlation prevails spatially. This cooccurrence in the southern part
only could be explained by the TDS that increases from south to north. Temperature
yields a low inverse correlation with E. coli higher than that for TC. Again, those inverse
correlation factors suggest an attenuation effect of temperature that is not evident through
the preceding sections except for a small range free of E. coli at temperatures >30 ◦C. TDS
showed no significant Spearman’s rho correlation, which contradicts the findings of SD,
binary, and tertiary interactions for T. coliform. However, TDS exhibited a low inverse
significance Spearman’s correlation in the case of E. coli, supporting the findings of SD,
binary, and tertiary interactions. Cu concentration demonstrated a major role in the coliform
distribution in the preceding sections, especially of E. coli. However, it yields no Spearman’s
rho correlation. The other studied variables yielded no Spearman’s rho correlations that
explicitly contradicted the identified themes. Those discrepancies may be because the test
initially seeks linear relationships. The data represented here with presence/absence test
results for the concerned parameters have a cutoff relationship (threshold) rather than a
linear one which might not be the case if the quantitative assessment for the colonies is the
adopted analysis.

Overall, the statistical correlation analysis yields limited and sometimes erroneous
information and should be dealt with with great care. However, integrating all suitable
data analysis methods may enhance the confidence of the inferences, constrain and contrast
the findings, and reduce the associated uncertainty budgets.

4. Conclusions

Fecal bacteria in groundwater wells have been identified for decades, with recent stud-
ies conducted to discriminate and quantify how hydrogeological and non-hydrogeological
parameters correlate with their occurrence. The current work mainly presents some method-
ological aspects to understanding the effects of physicochemical and hydrogeological
factors on FB behavior that may contribute to developing better procedures to protect
water quality and improve human health outcomes. In this study, the influential factors
affecting fecal bacteria in the groundwater aquifer of a hyperarid area facing recent pro-
longed drought periods, Ad-Dawadmi, KSA, have been identified. The authors adopted
the visualizations-based methodologies in a graded approach to conceptually mine the
interplaying correlations among different types of hydrological and physicochemical fac-
tors with the presence/absence of TC and E. coli as the response parameters. The main
inferences can be summarized as follows:

a. E. coli has higher sensitivity and less tolerability than TC towards the adversely
influencing factors.
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b. Nitrate, DOC, and DO showed to be inversely distributed concerning the occurrence
of fecal bacteria. Their quasi-random distribution may counteract the validity of their
usage as coliforms surrogates.

c. TDS exhibited a purification effect at ≈ 3500 mg/L and ≈ 6000 mg/L for E. coli and
TC, respectively.

d. The copper concentration effect was similar to TDS at 150 and 300 µg/L thresholds
for E. coli and TC, respectively.

e. The occurrence of FB in deep boreholes (30–52 m) with approximately no precipi-
tation during the last five years challenges the sole water source that significantly
threatens the region’s public health.

f. Integrating various types of analyses was found to be powerful, as it helped constrain
and provide multiple lines of evidence for the concluded remarks.

g. A statistical Spearman’s rho correlation analysis yielded no consistent results with
other methods due to the absence of the linear relationship that the test seeks.

Discerning the influential water quality factors concerning fecal bacteria and their
effectiveness could provide prior knowledge for accurate management of human activities
and help screen, prioritize, and select the quality monitoring parameters. Finally, the
followed approach and methodology proved to figure out the otherwise hidden correla-
tions adequately, along with the advantages of having ease of construction and conduct,
being directly readable and interpretable visualizations, being free of confusing or hidden
discrepancies, and providing spatially-related inferences when integrated.
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